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Abstract

We consider fast and accurate solution methods for the direct
and inverse scattering problems by a few three dimensional piecewise
homogeneous dielectric obstacles around the resonance region. The
forward problem is reduced to a system of second kind boundary
integral equations. For the numerical solution of these coupled integral
equations we modify a fast and accurate spectral algorithm, proposed
by Ganesh and Hawkins [doi:10.1016/j.jcp.2008.01.016], by transporting
these equations onto the unit sphere using the Piola transform of the
boundary parametrisations. The computational performances of the
forward solver are demonstrated on numerical examples for a variety of
three-dimensional smooth and non smooth obstacles. The algorithm,
that requires the knowledge of the boundary parametrisation and leads
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to invert small linear systems, is well-suited for the use of geometric
optimisation tools to solve the inverse problem of recovering the shape
of scatterers from the knowledge of noisy data. Computational details
for the application of the iteratively regularised Gauss—Newton method
to the numerical solution of the electromagnetic inverse problem are
presented. Numerical experiments for the shape detection of multiple
obstacles using incomplete radiation pattern data from back and front
side are provided. The results in this article can also be applied
for solving shape optimisation problems relying on time-harmonic
electromagnetic waves.
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1 Introduction

The problem to reconstruct the shape of scatterers from noisy far-field or near-
field measurements of time-harmonic waves arises in many fields of applied
physics, for example sonar and radar applications, bio-medical imaging, non
destructive testing or geophysical exploration. Such inverse problems are
severely ill-posed. Often they are formulated as a nonlinear least squares
problem, for which regularised iterative algorithm are applied to recover an
approximate solution.

The numerical treatment of the inverse problem requires a fast and accurate
solver for the forward problem. Here we consider the scattering of time-
harmonic waves at a fixed frequency w by three-dimensional bounded and
non-conducting homogeneous dielectric obstacles represented by the domain Q.
The scatterers consist of N > 1 disjoint bounded obstacles Q, with a smooth
(of class €2 at least) closed simply connected boundary T, and we have
Q = Ui, Q. The boundary of Q is ' = [y, Ty where T, N Ty = 0 if
€ # {'. The electric permittivity ¢ and the magnetic permeability u are
assumed to take constant values in the interior and in the exterior of the
obstacles, but are discontinuous across the boundary I'. The constant values
of ¢ and n may even be different inside each obstacles. The wavenumber is
K = w,/ep. In this case the forward problem is described by the system of
Maxwell equations in the whole space R?, with natural transmission conditions
expressing the continuity of the tangential components of the magnetic and
electric fields (H, E) across the boundary I'. Let Q€ denote the exterior
domain R*\Q and n denote the outer unit normal vector on the boundary T.
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We label the dielectric quantities related to the interior domain (), by the
index £ and to the exterior domain Q€ by the index 0. For £ =1,..., N we
set We = Wo,, K¢ = K|o,, and Ny = nyr,. Eliminating the magnetic field in
the Maxwell system (H = 1/(ik) curl E) we obtain the following transmission
problem: Given an incident electric wave E™ which is assumed to solve the
second order Maxwell equation in the absence of any dielectric scatterer,
find the interior electric fields E' = Eq, and the exterior scattered field
E° = E|gc — E™ that satisfies

curlcurl E° — JE* =0  in QF, (1a)
curlcurl E* = «?E* =0 in Qq, for £=1,... N, (1b)

and the transmission conditions on I,

ne x EY =ng x (E* + EM), (1c)

ﬁng x curl E¢ = ﬁng x curl(E® + E™). (1d)

In addition the scattered field E® has to satisfy the Silver—Miiller radiation
condition

lim |x||curl E®(x) x x —1iwyE*(x)| =0. (Le)

x| — +o0 x|

uniformly in all directions x/|x|.

Well-posedness of the dielectric obstacle scattering problem for any positive
real values of the dielectric constants is well known, and this problem can
be reduced in several different ways to coupled or single boundary integral
equations on the dielectric interface I': Harrington [23] and Martin and Ola [40]
overviewed these formulations for a single simply connected smooth boundary.
Some pairs of integral equations have irregular frequencies and others do
not, as the so-called Miiller’s system [42]. Mautz [41] suggested that the
use of single combined-field integral equation method avoids the occurrence
of irregular frequencies. Existence of the solution was then proved by Ola
and Martin via a regularisation technique. For a Lipschitz boundary, Buffa,
Hiptmair, von Petersdorff and Schwab [4] derived a uniquely solvable system
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of integral equations and Costabel and Le Louér [8, 36] constructed a family of
four alternative single boundary integral equations extending a technique due
to Kleinman and Martin [33] in acoustic scattering. All these formulations
naturally extend to multiple obstacles and we focus here on Muller’s system,
namely the direct method, and its adjoint form, namely the indirect method.
These dielectric integral equations suffer from low-frequency break down.
Ganesh et al. [19] gave an all-frequency integral equation reformulation.

The radiation condition implies that the scattered field E* has an asymptotic
behaviour of the form |7, Theorem 6.8|

ikolx]|
ES(x) = & {Ew(mo <| |)} x| = o0,

x|

uniformly in all directions x = x/[x|. The far-field pattern E* is a tangential
vector function defined on the unit sphere S? of R? and is always analytic.

The forward problem discussed in this paper is the scattering of m incident
plane waves of the form E;nc(x) =p;e™o¥d j=1.. m, where d;,p; € $?
and d; - p; = 0. We denote by F; the boundary to far-field operator that
maps a parametrisation of the boundary I' onto the far-field pattern E;” of

the scattered field E; of the solution ((Ef)léKN ,E5) to the problem (1a)—(1le)

for the incident wave E;“C. For simplicity we do not distinguish between the
boundary I' and its parametrisation in this introduction. The inverse problem
consists in reconstructing I" given noisy measured data described by

m
s =F(M) +erry, j= Z [ err; || < 87 (2)

Here measurement errors are described by the functions errj, and the error
bound 0, the incident fields Eijnc, and the dielectric constants are assumed to
be known. In practice, equation (2) is posed on a subset I, of the far-field
sphere S?. By straightforward modifications of the algorithm described in
Section 5, one could simultaneously invert for I' and the dielectric constants |1,
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Section 3.2|. In this situation Hahner [21] showed a uniqueness result assuming
knowledge of the far-field patterns for all incoming plane waves. However,
even with known dielectric constants it remains an open question whether
or not I' is uniquely determined by only a finite number of incoming plane
waves.

Over the last two decades, much attention has been devoted to the investi-
gation of efficient iterative methods, in particular regularised Newton-type
method for nonlinear ill-posed problems via first order linearisation |3, 27,
28, 32]. Until now, it was successfully applied to inverse acoustic scattering
problems [22, 28]. Indeed, the use of such iterative methods requires the
analysis and an explicit form of the Fréchet derivatives of the boundary to
far-field operators F;. The Fréchet derivative of the far-field pattern is usually
interpreted as the far-field pattern of a new scattering problem and these
characterisations are well-known in acoustic scattering since the 1990s. Many
different approaches were used: Fréchet differentiability of the far-field (or
of the solution away from the boundary) was established by Kirsch [32] and
Hettlich [24, 25| via variational methods, by Potthast via boundary integral
representations [45, 47|, by Hohage |28] and Schormann [29] via the implicit
function theorem, and by Kress and Péivérinta via Green’s theorem and a
far-field identity [35].

In electromagnetism, Fréchet differentiability was first investigated by Pot-
thast [46] for the perfect conductor problem extending the boundary integral
equation approach. The characterisation of the derivative was then improved
by Kress [34]. More recently, Fréchet differentiability was analyzed by Haddar
and Kress [20] for the Neumann-impedance type obstacle scattering problem
via the use of a far-field identity and by Costabel and Le Louér |9, 10, 36| and
Hettlich [26] for the dielectric scattering problem via the boundary integral
equation approach [8, 36] and variational methods, respectively.

This paper applies the iteratively regularised Gauss-Newton (IRGN) method,
combined with a fast forward solver, to solve the inverse scattering problem
for multiple dielectric obstacles. Section 2 describes the two different bound-
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ary integral equation methods that are used to solve the electromagnetic
transmission problem via direct and indirect approaches. Section 3 proposes
a new spectral method to solve these systems which ensures super-algebraic
convergence of the discrete solution to the exact solution, in the case of multi-
ple simply connected closed surfaces. The idea of the method originates from
Atkinson’s work [2], where he suggested a Galerkin method for the Laplace
equation using spherical harmonics as basis functions. Many advances on
that subject led to the high-order algorithm proposed by Ganesh and Gra-
ham [12]| for the Helmholtz equation and to the one proposed by Ganesh
and Hawkins [16] for the Maxwell equations, in the context of the perfect
conductor problem. They proposed first two methods by transporting the
boundary integral equation on the unit sphere using a change of variable and
then by looking for a solution in terms of series (component-wise) of scalar
spherical harmonics [13] or of series of vector spherical harmonics [14, 15]. To
decrease the number of unknowns, they introduce a normal transformation
acting from the tangent plane to the boundary I onto the tangent plane to
the unit sphere, so that one only has to seek a solution in terms of tangential
vector spherical harmonics [16]. The latter approach was extended to the
solution of the scattering problem by multiple perfect conductors [17|. Here
we use a different approach based on the Piola transform of a diffeomorphism
from S? to I' that maps the energy space H;ii/ 2(F), defined in Section 2, onto
the space H;i\l/ 2(82). The numerical implementation is briefly described in
Section 4 and numerical results on the convergence rate of the method are
presented for smooth and non smooth obstacles. The mathematical analysis
renders even possible the implementation of hypersingular kernels [37, 38|.
However, in the extreme low-frequency regime, as w — 0, numerical meth-
ods that use only tangential basis functions are not sufficient to avoid the
low-frequency breakdown [19].

In Section 5 we recall the main results on the Fréchet differentiability of
the boundary to far-field operator and give a characterisation of the adjoint
operator which is needed in the implementation of the regularised Newton
method. Section 6 presents the inverse scattering algorithm in the special case
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of star-shaped obstacles that are also described by spherical harmonics. The
properties of the Piola transform allows analytical numerical evaluation of
boundary data characterising the Fréchet derivatives. The forward algorithm
consists of many nested loops, so the running speed of the whole inverse
algorithm is improved using parallel computations. Numerical experiments
are presented in Section 7. Finally, Section 8 concludes with some remarks
and possible research lines.

2 The solution of the dielectric obstacle
scattering problem

We denote by H*(Q), Hf (Q¢) and H¥(T') the standard (local in the case
of the exterior domain) complex valued, Hilbertian Sobolev space of order
s € R defined on Q, Q¢ and T respectively (with the convention H® = [2.)
Spaces of vector functions are denoted by boldface letters, thus H® = (H®)3.
Moreover, H{ (T) := {@ € H*(T') : @ - = 0} denotes the Sobolev space of
tangential vector fields of order s € R. For a differential operator A we set

H(A, Q) = {ve L}(Q): Av e L*(Q)},
Hi(A, Q) = ve L} _(Q°): Av e L} _(Q°)}.

The space H(A, Q) is endowed with the natural graph norm HVH%—I(/\,Q) =
VII32(0) HIIAV]Es o). This defines in particular the Hilbert spaces H(curl, Q)
and H(curl curl, Q) and Fréchet spaces Hj.(curl, Q¢) and Hy,.(curl curl, Q°).
Analogously, we introduce the Hilbert space

Ho*(1) = {<p € H (M) s divr @ € HV2()}

endowed with the norm || - HH 172 = (17, 2y Tl dive [ )1/2 We
have

@ eH’MN & forallt=1,...,N, @ =@y, € H/*(I).
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Recall that for a vector function u € H(curl, Q) N H(curlcurl, Q), the
traces n X wr and n x curluyr are in H;ii/z(F) [43, e.g.].

Let (D(K X) = e I | - denote the fundamental solution of the Helmholtz equation

Au + k*u = O Any radiating solution E* to the Maxwell equation (la)—(le)
in Q€ satisfies the Stratton—Chu representation formula

N
1
BE-Y lme (me xEF,) + E—zeio (Eng x (curlES)m) } RNEY

0=1 |Q“

where ¢ and M! are, respectively, the single and double layer potential
operators defined for any tangential density @ € Hdlv ’(Ty) and x € R3\T, by

(€49)(x) = | curlcur(@(x,x~ y)o(y)} do(y).

(M) (x) ZL curl{®(k, x —y)@(y)} do(y) .

By Green’s second formula in Q, for x € Q€
N . LY 1 .
0= Z lMeKO (ne X Trlec) + K—Oef;o (—ne X (curlEmC)m)} (x). (4)
=1 0 Ho ‘Qc

Adding (3) and (4) we obtain the following integral representation for the
scattered wave

N
Z |i Tlg X ES—FEIHC)“"Z)

1 .
+ —Gf;o (—Tlg x (curl E® + curlEmC)re) ] : (5)
Ko Ho ‘ Qc
Analogously, for solutions E* to Maxwell’s equations (1b) in the interior
domain Qg, for £ =1,... N, the Stratton—Chu representation formula reads
¢ | Heoe 1 ¢ 0 ¢
E 0, = _L_ee”’ (Eng x (curl E )ln> + M, (Tle X F_m> ] ‘Qe, (6)
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and the Green’s second formula in Qg, for { =1,... N, gives

1 [
0=— [ﬂeﬁl (—ne X (curlEe)re) + M, (ne X Ef’n) 1 (x), x€RNQ.

He

(7)
By (5) and (6), one can see that the solution of the forward problem is
uniquely determined by the knowledge of the interior boundary values n, x
Efrl and ﬁng X (curlEe)m and the exterior boundary values n, x (E® +
Ein°)|r( and ﬁng x curl(E® + Einc)m, for £ = 1,...,N. Thanks to the
transmission conditions (1c) one can reduce in several different ways the
dielectric scattering problem to a system of N coupled equations posed on T7.
The most attractive boundary integral formulation of the problem via a
direct method is Miiller’s [42] since it yields a uniquely solvable system of
boundary integral equations of the second kind for all positive values of the
dielectric constants. Direct methods has the additional advantage to provide
the physical boundary data of the total field solution.

To derive the boundary integral formulation we introduce the single layer
potential C¢ and the double layer potential M! in electromagnetic potential
theory defined by

(Chp)ix) = ¢| mulx) x curl eurl*20(x,x - ) (y)ds(y).

(Mlg)(x) = J ne(x) x curl*20(x, x — y)@(y)}ds(y).

T

(The factor 2 in the definition of C{ and M{ avoids the occurrence of a factor 3

in the Calderén formula and then in the boundary integral equations system.)
The operator M* : H;ii/ () — H;ii/ %(I,) is compact and the operator ct
is of order +1 but bounded on H;ii/ 2(]}). The Calderén projectors for the

time-harmonic Maxwell equation (1b) are P, = I — A, and P§ = [+ A, where

MIZ C(’, :|
Ce, My,
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From (6) and (7) we deduce

¢ ¢ ¢
Pe Tlg X Elre _ 21’1g X Elrll PC Tlg X EII—*@ _ 0
%eng x curl Efre K%ne x curl Ef’n rot Kiene x curl Ef’w '
(8)

The Calderén projectors, on the boundary I, for the time-harmonic Maxwell
equation (la) are defined for any densities @ := (@¢)1<e<n € Hdli/ %(T") and

P = (Policesn € Hdli/g(r) by

P ¢ e | P
P M “‘“M 2 M

I

c |P| _ e e | Pe
e ] = an [§] - s 5]

£
where A§ and Aé*' are defined by

¢ e )
Mg CKO] and Ag,e :{

Aﬁ:{ ¢ { 2Re O]{Mﬁo ee}a
C., M,

0 2R [e !

and Ry is the operator defined by R¢E =mn; x Ejr,. Then, from (5) we deduce

n x (ES + E™ 2n, x En°
PO’E |: ( )“—‘ :| — |: 14 |F( 1nc:| . (9)

Kion x curl(E® +E"™)|r —ne x curl
Now we set
S 7 inc

u = ng X Em ulnc — ng X Em

¢ ine x curl B, |7 —Tle x curl B[ |~
ui . Tlg X E“—*e

L=

—ne X curlEm
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By virtue of (8) and (9) for £=1,...,N

mosl g | 1 0]
0= [“"’OKO ﬁ] ¢ {O :_ﬁ} Uy, (10)
Ko
inc 1 0 1 0 s inc
2u¢ = |:O ﬂ:| PO’g |:0 E:| (u +u ), (11)
Ho Ko

and the transmission conditions give
up = U+ uyc. (12)

Miiller’s boundary integral formulation has to be solved for the unknowns
u$ + u™ and is obtained by substituting (12) into (10) and combining the
equalities (10) and (11) for € =1,... N as follows:

(1+25) 1 (M, - tme, ) — 8 (koCY, — ke CY)
—L(kCY, — keCL) (1+5) 1 (M, — M,
ME’ BoR, '{/
(U +uPe) —2 Z [ ReM“’O (u, +up) = 2upe. (13)
0'£L },J.o KO Ko

Since KgCiz — Kocio is compact on Ht_l/Q(Fg) for £ =1,..., N, the integral
operator associated to the system of N coupled equations (13) is a Fredholm
operator of the second kind on the Hilbert space H, v (). The condition
uie (thl,/ 2(]}))2 guarantees that the solution to the integral equation is
in (H;ii/?(r))Q too.

We present now an alternative approach via an indirect method in order
to derive another second kind system of integral equations [40]. Indirect
methods are used to solve electromagnetic transmission problem with general
transmission conditions on I of the form

ng X E|Sr@ — Ny X F—frl = fy,

1 1 14
—mn, X curl B}, — —mn x curl Ef’r@ =9y )
Ho He
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where the given boundary data fy, g, € H;‘l,/ 2(l}) are non physical quantities
as in the characterisation of the Fréchet derivatives (28). In our case the
indirect approach is based on the layer ansatz

N
s __ 14 s E ¢ S
E = Z {MKO(P(%‘FKO eKoﬂ)e] |Q

(=1

i M i
and Ejq, = {Mi@(l)e+K_eeﬁell)e] , (15)
[4 |_()_(

c

where for £ =1,..., N, @}, 7, (pie,ll)ie are tangential densities in H;\l,/g(ﬂg).
By virtue of (3) and (6) and the jump relations of the electromagnetic
potentials

i 4 S S
ey | —2mn, x B, c | ® | 2n, x By,
Pe [E—EIIJIJ - [—K%ng x curl Ef, and Po,¢ B T [ Ene x curl B |

The transmission conditions yields

o ]+l afmelsf] -2 5]
0 x| Pe|ugi]t o m] Por|mys| =2 g |-

We set @) = ﬁ(pg, @5 = @¢ and P}, = ti—:;z)tbe, Py = P,. Then we arrive at
the following system of integral equations first obtained by Ola and Martin [40]
for the single scattering problem:

K2 K2
(1425 ) 1 (M, - tme, ) L(koCl, — keCL) { e}
2 (kCl, — keCY,) (1+8) 1+ (M, - 2me, ) | Loe
ReME S2Re€CY | [y g
K/ Ho :<0 ¢ - t :
+ 2;# [;‘—gReG‘io Rt | Lov] =2|H (16)

Remark 1. Let us compare the system matrix Kpys of the direct method in (13)

and the system matrix Kpy of the indirect method in (16). Let K := K*f
denote the adjoint of an operator K with respect to the bilinear rather than the
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sesquilinear L? product and recall that TM‘}' = ReMe R and TC‘}' =Ry Ce Re.
We set R = diag ([Rol ]gl:| by [RON RO ]) Using this and the identity R? = —I
we find that

Kt = —RKpyu R. (17)

This relation is useful in the context of iterative regularisation methods for
the inverse problem where both systems with the operator Kpy and with
the operator Ky have to be solved in each iteration step. If these operators
are essentially represented by transposed matrices, then only one matrix has
to be set up and only one LU decomposition has to be computed when the
discrete linear systems are solved by Gaussian elimination.

It follows from the representation formula (5) and the ansatz (15) that the
far-field pattern is computed via the integral representation formulas

Z GY(u§ +ul™) if one solves (13), or
= Z G'[§¢] if one solves (16),

using the far-field operator G* : (thl,/ 2(Fg))2 — LE(SQ) defined for x € S? by

R R T

1Ko

+EJ e 0% (3 x @e(y)) ds(y).

Definition 2. Although in general a x (b x ¢) = (a-c¢)b— (a-b)c is different
from (a x b) x ¢ for a,b,c € R3, both expressions coincide for a = ¢. The

unit vector a x (b x a) = (a x b) x a is the orthogonal projection of b onto
the plane orthogonal to a and is denoted by a x b x a.
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3 Spherical reformulation of the boundary
integral equations

The first step in the derivation of our algorithm is to transport on the unit
sphere S? each of the integral equations on Iy, for £ = 1,..., N, derived in
Section 2.

We denote by 0, ¢ the spherical coordinates of any point x € S?, that is,
x =1P(0,d) = (sin O cos ¢, sin O sin ¢, cos 0), (18)

for (0,d) €]0,nt[x[0,2x[U{(0,0), (0,71)}. The tangent and the cotangent
planes at any point x = P(0,$) € S? is generated by the unit vectors
eo = 22(0,¢) and ey = siieg—?l?(97¢)- The triplet (%, e, eq) forms an
orthonormal system. The determinant of the Jacobian is ]y, (0, $) = sin 6.

Let q : S* — I, be a parametrisation of class €™ at least. We use the notation
of Appendix A. The total derivative [Dq(x)] maps the tangent plane T; to S?
at the point x onto the tangent plane Tqx) to I at the point ¢(x). The
latter is generated by the vectors

6% = eilq() = “12P oy = Da(x)leo.
o 1 S 1 oq Oll)o 1 .
ta(x) = m€2(q(x)) T et ix) 0d b~ =[Dq(x)]eq -

The determinant J4 of the Jacobian of the change of variables q : S* — I}
and the normal vector ny o ¢ is computed via

:]qmbollfl (e10q) x(e0q) tixt
Jyp ot Jgowp ot Ja

The parametrisation  : S? — I}, being a diffeomorphism, we set [Dq(x)] ! =
[Dg~! o q(x). The transposed matrix [Dq(x)“]~* maps the cotangent plane T}

:|t1><t2‘ and neoq=

Jq
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to S? at the point X onto the cotangent plane Tz(i) to Iy at the point q(x).
The latter is generated by the vectors

1)2 — pl %)) = 1
L T

_ tlq(x)) x ne(q(x)) _ o \x—1
= NES = [Dq(x)] "eo,

(q(x)) x ne(q(x))

~ ~

_ ne(q(®) x ti(q(%)
Ta(%)

In view of the formulas (31)—(34), it is straightforward to deduce the following
transformation formulas for the surface differential operators:

= [Dq(x)"] ey .

(gradr, u) o q = [Dq"] ™" gradg: (w0 q),
(curlp,u)oq = %[Dq] curlg:(wo q),

q
(divr,v) o q = ]idivgz (Jq Dl (v o q)).
q
(curlp, W) o q = Jicurlsg ([Dg*l(wo q)). (19)
q

From this we now introduce a boundedly invertible operator from Hgi‘ll/ 2(l“g)
to ng\l/ %(S?). First recall that H;\l,/ ?(Ty) admits the Hodge decomposition [11]

H,,\%(Ty) = gradp, H2(I) @ curly, HY2(T) (20)

provided that the surface I’y is smooth and simply connected. A first transfor-
mation, which intertwines with the Hodge decomposition, is the following:

H, (1) — H,.?(s?)
@ =gradr, p1 +curlr,p, — @ =[Dq"](grady, p1)oq
+ ]q[Dq]_l(curlnZ p2)oq
= gradg: (p1 o q) + curlg:(p2 0 q).
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This transformation was first considered by Costabel and Le Louér [10] in
the context of the shape differentiability analysis of the boundary integral
operators M, and C.. However, for the numerical solution of boundary
integral equations it is inconvenient as it requires explicit knowledge of the
Hodge decomposition. Therefore, we use a second transformation, the so-
called Piola transform of (, introduced in the following Lemma 3.

Lemma 3. The linear mapping

Py HL 2 (M) — H_!/%(s?)

B = @=]4Dq " (¢oq). (1)

is well-defined and bounded and has a bounded inverse fPEl : H;ii/Q(SQ) —
H;}/Q(l}), Tgl_(g = (ﬁ[Dq]gQ)oqfl. Moreover P (Ker[divr((Ht_l/Q(Fg)D =
Ker|[divg (H, “/2(S2)].

Proof: To see that @ belongs to H;ii/Q(SZ), write @ = gradr, p;+curly, ps

with p; € H3/2(T) and py € HY2(T) according to (20) and note that
divge J 4 [Dq]~!(curly, p2) o q = divs: curlg:(p2 o q) =0

using (37). As J4[Dql™'(gradr, p1) o q € H'2(S?) it follows that dive: @ €
H=Y/2(S?), and @ € H;l/g(rg) implies @ € Ht_l/Q(SQ). The boundedness
of Pq is straightforward. The proof for Tal = P41 is analogous. [

We construct our spectral method by replacing the boundary integral opera-
tors M¢ and C¢ in (13) and (16) by the operators

My = PM Pt and Cp =P CP,!
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which map thl/ ?(S?) boundedly into itself and are

ML= JaDal | (neo q)x curl20(x.al) ~ ql)Da (3 )gel511ds(5),
CLoe=JalDal ™| (ncoq) x 20(x a() — qF) DA pc(3)ds(s)
+1JalDal! | (neo @) x grad div(20(x, () — q(3) DA e (3Hs(5).

In our case we implement the compact operators M* l\/l‘Z and Kq Ce — K¢ Ce :

Kg?

Let g, and g,/ be the spherical parametrisations of two disjoint boundaries I}
and Ty,. The operators 2R2Mf! and 2Rg€£’ are replaced by the operators

MY =2Pq ReMUP,! and €YY :=2P R CLP,!

defined by

M @ = Jo DAl | (neoaqy
XCUFI{QCD(K:qe() de(¥))[Dge (¥)]ee(y)ids(y),
G” Qo =x]Jq,[Dqd™ | (neoqy)

J§?
X {20(k, q¢(-) = qo(3)) Do (¥)] @ (¥)}1ds(y)

1
+ E]qz[qu]fl (neoqg)

JS§2

x grad div(2®(k, q,(-) — q¢(¥))[Dqe (¥)]@e (¥)1ds(y) -

In our case we have to implement the smooth operators M&f’, Gf;f/ for all

€, ¢ =1,...,Nwith £ # £’. The new unknowns are tangential vector densities
in H;ii/ ?(S?) obtained by applying the operator (21) to the unknowns in (13)
and (16).
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The parametrised form of the far-field operator G is G* [ ﬁ ] = G} @+G} P,

with o o

= Zﬁj e tRox QP g [[qu(y)]_(,/(y)}ds(y)7
T Js2

(Ghwe) (x) = 42 | e a5 x [Dqu(3)hy(7)] % ds(3).

4 Fully discrete Galerkin method and
examples

In this section we discuss the implementation of the spherical reformulation of
the equations described above and present some results to show the accuracy
of the method.

To solve the parametrised boundary integral equation systems we extend
the spectral algorithm of Ganesh and Graham [12] to the vector case, which
ensures spectrally accurate convergence of the discrete solution for second
kind scalar integral equations. With an alternative method this was done by
Ganesh and Hawkins [16] for the perfect conductor problem. For both of the
boundary integral equation systems, it consists in the approximation of the
2N equations in the subspace T,, C H;i‘l/ ?(S?) of finite dimension 2(n+1)2—2

spanned by the orthonormal tangential vector spherical harmonics (‘d{l].) =

1 (2) 1
rades Y1 ; ) and ) = curls: Y{; . of
S orads? 1,3)1<1<n,h|<1 (HLJ 1(t+1) 52 ‘J)l<1<mm<1

degree at most n (Appendix B).

We denote by (-]-)n the discrete inner product [16, Eq. (3.9)] on T,, and
by O, the projection operators on T,, [16, Eq. (3.11)] defined by Ganesh et al.
The first step of the algorithm consists in interpolating the integrand of the
boundary integral operators with a weakly singular kernel by (componentwise)
series of scalar spherical harmonics of degree at most n’ = 2n + 1 and
n > 5. These values are the theoretical constraints required on n and n’ for



4 Fully discrete Galerkin method and examples E20

convergence analysis [15, 16]. The resulting operators are labelled by the lower
index n’. In a second step we project all the operators on the solution space T,
by applying O,,. Depending on the shape and size of the boundaries I, for
¢=1,...,N, we may need different order n, of vector spherical harmonics to
achieve similar accuracy. Any density in T4, is uniquely determined by its
2[(ne +1)2 — 1] coefficients. Finally, the systems (13) and (16) are discretized
into ZF:1 4((T1.g +1)2— 1) equations for the lel 4((T\.g +1)2— 1) unknown
coefficients by applying the scalar product (- | H{}j))ne and (- | ‘A{?)ne, for
l=1,...,n¢gand j =—L,...,1 to each equation.

The discrete approximation MY of the operator Mﬁ,né (when £ = ')

e .
or M, is of the form
Ty

/ M M
Mf 4 1,1 1,2
[M2 1 Mao|’

where Mg v, for a,b=1,21isa ((n¢+1)2—1) x ((ng +1)>—1) matrix. The
coefficients of Mg p, for 1 <1 <ng, 1 <V <ny, [jl<land [j']| < U are

Mz,jl;lj = (O Me %1/ /731) )nz (When = E’) or

151 e,
Ma,)b] = ( M yy /7%1) )ne-

We use the same procedure to implement the discrete approximations (KOC%—
keCl) and Cf;’oe/ of the operators (koC — kCg,) and C‘ff;’oe/, respectively.

The discrete approximations of the operators Kpy and Kpy in (13) and (16)

are denoted by KDM = <K]‘)’3’1€\//[)1<”/<N and Kpy = <Kfi\f[/>1<uf<1\1' The

block matrices K5y, . and KIM , where { represents the line rank and £’ is the
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column rank, are defined by
poK?
cee [T 0
o 0 (1+2)1
Ho

2
00 MoK AL, 0,0 0,0
| My - aMy &(KOCKO—KECW)
1
i

s Ke K3
1 e 2,0 0,0 Hepgtl
5 (KOCKO KeCK( ) 1\/IKO HoMK@

Y

1+”0—K?>I 0

2
He Ko

0 (1 n ;L—) I
2
00 HoKIngLe 1 e 0,0
M ngMKe uo(KOCKO KgCKl)
1o 0 0,0 00 pengl.e
K(2) (KOCKQ KECK() MKO HOMK@

i - [{

_|_

I

" MG Bo 2,0']
/ L0 Ko Ko Ko
and for £ A0 Kpy = ko bt
o Ko Ko
! i
Mfo ko et

0,e
K. = Ko

M Ko e, e,
Ko K()CKO M

The discrete approximation of the right-hand side 2(gy, f;) on I} of one of the
boundary integral equation system is the vector 2(ge, fi) = 2(8e1,8e2, fo.1,fi2)
whose coefficients are

g = (0n,(Pa,9¢) 1Y), and £ = (00, (P, fe) | Y1),
fork=1,2,1=1,...,npand j=—-1,...,L

The discrete approximation of G* evaluated at the Ngp,s observation points
X5, € S?is G' =[G, Gi, Gj, Gi,|, where G, for a,b=1,2isa
3Nops X 2((1e + 1)2 — 1) matrix. The coefficients of G‘éﬁb, for a,b = 1,2,
1<l fjl<land s =1,..., Ny are

GiY = (Gy)) (i), G = (G8UL) (5.
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Table 2, 3 and 4 and exhibits fast convergence for the far-field pattern E®
for dielectric spheres and other boundaries with parametric representations
given either in Table 1 or by Ganesh and Graham [12]. As a first test,
using the indirect method, we compute the electric far-field denoted, EJ,
created by an off-center point source located inside one of the dielectric
particles: E™(x) = grad®(ko,x —8) x p, s € Q, and p € S*. In this
case the total exterior wave has to vanish so that the far-field pattern of
the scattered wave E® is the opposite of the far-field pattern of the incident
wave: B, (X) = —Le tko¥'s (x x p). We choose s = (1, %! —1, 0‘12‘/§ —1)
and p = (1,0,0). Table 2 lists the L™ error (by taking the maximum of
errors obtained over 1300 observed directions, that is, we consider Ng,s =
2(Mmeas + 1)? gauss quadrature points with Mpeas = 25).

As a second example, using the direct method, we compute the electric far-field
denoted, B, created by the scattering of an incident plane wave. Table 2
shows the real part and the imaginary part of the polarisation component
of the electric far-field evaluated at the incident direction: [ giv(d)]n - Pp.
We choose d = (0,—1,0) and p = (1,0,0). In the case of the sphere, the
analytical representation of the far-field pattern is given by a Mie series [39],

then Table 3 and Table 4 indicates the L* error.

The experiments were realised with MATLAB programming language using
parallel for-loops for the matrix setup. In the resonance region (with a
wavelength close to the size of the obstacles) and with a small number of
obstacles, the simulation of an accurate approximate solution takes from a few
seconds to a few minutes of CPU time using a 2.67 GHz Intel Xeon processor
with 20 workers. This is illustrated in Table 2 where the scattering by four
dielectric particles is considered. The exterior parameters are Ky = 7t and
1o = 1. Inside the peanut w; = 1 and k; = 1.2kg, whereas inside the bean
te = 0.9 and ko = 2Ky, inside the rectangle u3 = 1.1, k3 = 1.5k, and inside
the tetrahedron yy = 1.5, k4 = 0. 7K0 All these obstacles have a diameter
close to half of the wavelength | = =& = 2. The separation distance between
the particles varies between 0.51 and 1.51. The results show that by setting
n & 10 for the four obstacles one generates synthetic data, that are used in
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Table 1: Parametric representation of the dielectric interfaces for various
surfaces [12, 44]
peanut g, oP(0,¢$) =(—1,1,0) 4+ r(0)(sin O cos ¢, 2sin O sin ¢, cos 0),
r(0) = 0.5(1 + v/1.25) /2 (cos(20) + /1 + cos2(20)) *;
bean g, o b(0, ¢) =
(0,0,2) + 0.6(A(0)sin O cos ¢, B(0) sin O sin p — .3C(0), cos 0),
= 4/.64(1 —.1C(0)), B(6) = 1/.64(1 — .4C(0)),
C(0) = cos(mrcos0);
rounded rectangle q;oY(0,¢) =
(1,—1,—1) + (0, $)(0.4sin O cos b, 0.6 sin O sin ¢, 0.4 cos O)
(0, d) = (|sin 0 cos d|P + |sin O sin G|P + | cos 6|p)*%7 P=2_8;
rounded tetrahedron q, oy (0,d) = (—1,—2,—1) + 0.51(6, ) (0, d),
r(0,¢) = (H(v,v,v) + (3)P2H(—y,—y,—v)) 7, H(y,v,y) =
hy,y,¥)? +h(=y,=v,v)? + h(—=y,v,—=v)? + h{y, =y, =",
h(a,b,c) = Imm(O asin 0 cosd + bsinOsin ¢ —}—ccose)! Y =
p=6:
stellated dodecahedron ;o (0,d) = (0,0,0) +0.27(0, d)P(0, d),

where 1(0, ) > 0 solves
pflf(em)f(f),&o)lp _f_pflf(e,d))f(&*&o)\p +p*|r(97¢Jf(0,5,E)\p +

p I O@IF05 -8 o -Ir(O.0IF(E0SI" | H-Ir(OBIF(-E05) 95 with

\/37

f(a,b,c) = asinBcosd +bsinOsind + ccosB, & = 1(\)/5,
E=1/208p =
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Table 2:  Convergence of the forward solver for the dielectric scattering
problem by the first four obstacles described in Table 1. The second column
displays the error of the far-field pattern for an interior point source and the
next two columns display point values of the far-field pattern for a plane
incident wave.

n ||[Egz]n - Eg?(aCtHoo mﬂ:—;o;;(d)]n : p j[EIo:N(d)]n : P CPU

10 2.02E—03 1.050 718 1.165611 4 min
20 2.74E—05 1.054 709 1.170 534 25 min
30 5.44E—-07 1.054 838 1.170 756 96 min
40 8.38E—09 1.054 839 1.170 756 276 min

Section 7, with a precision close to 1073.

5 Operator formulations and IRGN method

To make the operator formulation (2) in the introduction precise, we first
introduce a set of admissible parametrisations V which forms an open sub-
set of a Hilbert space X. As in the introduction, let Fj : VN — L(S?),
j = 1,...,m denote the operator which maps a sequence of parametrisa-
tions q := (q¢)i<esn € VN of the union of boundaries (I)1<ecn to the
far-field pattern E;° corresponding to the incident field E;nc. These oper-
ators may be combined into one operator F : VN — LZ(S*)™, F(q) =
(Fi(q),...,Fm(q)). We also combine the measured far-field patterns into
a vector Eg” := (ET%, ..., B} 5) € L2(S?)™ such that the inverse problem is
written as

Flq) = E5". (22)
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Table 3:  Convergence of the forward solver for the scattering problem
by 27 dielectric spheres. Their diameters are given between brackets. The
separation distance between the obstacles is about 0.51.

27 x sphere(1l), ke = 2Ky =27, Ho = g = 1

n H [Egzv]“ — ng(actHOO CPU time
5 8.96E—03 21 min
10 2.12E—07 94 min
15 1.60E—11 310 min

Z-AXIS

To compute an approximate solution to (22) we use the Iteratively Regu-
larized Gauss—Newton method for Hilbert spaces [27, 28]. To apply this
method we show in Section 6 that the operator F is Fréchet differentiable and
derive formulas to evaluate the Fréchet derivative F'[q] and its adjoint F'[q]*.
Then the iterates of the Iteratively Regularized Gauss—Newton method are
computed by

qs " = argmin |[|F(q) + F'la5](q — q5) — B[ {2 pm + 0acllg — q°7| -

qeXxN
(23)
Here q° = q? is some initial guess (in our numerical experiments we always
chose the unit sphere), and the regularisation parameters are chosen of the
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Table 4: Convergence of the forward solver for the scattering problem by
four ogives. Their diameters are given between brackets. The separation
distance between the obstacles is about 0.51.

4 x ogive(2l), kg = 4Ky =27, uo = e = 1

n I [Egos]n —Eonctll oo CPU time
25 2.90E—03 31 min
35 1.55E—04 120 min
45 8.38E—06 267 min

Z-AXIS
=1

_g i - 5
1 5 9
Y-AXIS 2 2 X-AXIS
k. . : :
form oy = (%) which provides logarithmic convergence rates of the

Iteratively Regularized Gauss—Newton method |28, Theorem 4.9] when the
stopping rule is given by the Morozov’s discrepancy principle (30). Since
the objective functional in (23) is quadratic and strictly convex, the first
order optimality conditions are necessary and sufficient, and the updates
(0q)* := q&*! — g¥ are the unique solutions to the linear equations

o]+ Flag] Flqs](0a)s = Flag) (B — F(ay)) + au(as — a5).  (24)

It remains to describe the choice of the set of admissible parametrisations V
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and the underlying Hilbert space X. A rather general way to parametrise a
boundary T is to choose some reference domain Q. with boundary I} and
consider mappings (, : lref — I belonging to

Q:={q, € H*(Ter, R?) : q injective, det(Dq,(x)) # 0 for all X € Ter} .
(25)
This is convenient for describing Fréchet derivatives of F in Section 6. For
s > 2 the set Q is open in X := H® (T, R3) and X C € (Ter, R?). If Ty and T
are sufficiently smooth, then I, has a parametrisation in Q if and only if T}
and [ have the same genus.

A disadvantage of the choice (25) is that a given interface 'y has many
parametrisations in Q. In the important special case that I is star-shaped,
we choose To = S? and consider special parametrisations of the form

q,=c¢+Rry with (Rr)(x) =7(x)x, x€§°

with an unknown function 1, : S? — (0, 00) and a known location ¢; € R3.
Then the function 1y is uniquely determined by I,. In this case we choose
the underlying Hilbert space Xgr = H®(S?, R) with s > 2 and the set of
admissible parametrisations by

Qgtar = {1 € Xgtar : 7> 0}.
As R(Qstar) - Q7 we define Fstar : Q;\tlar — LE(S2)m by

Fstar =Fo (:RQe)lgegN .

Then Fya, is injective if the union of star-shaped interface ()1 <e<n is uniquely
determined by the far-field data E°, ... E..

6 The Fréchet derivative and its adjoint

In this section we assume that the set Q of admissible parametrisations chosen
by (25) with some reference boundary Fes. For  := (q)1<ecn € QN we define



6 The Fréchet derivative and its adjoint E28

Fq, = q¢(Net), then Iy := UPL Ty, and we denote by ng, the exterior unit
normal vector to I'y,. More generally we label all quantities and operators
related to the dielectric scattering problem for the boundary 'y, by the
index ,. We restrict our discussion to the case m = 1 since the general case
is reduced to this special case by the formulas F'[ql& = (F{[ql¢, ..., F..[ql&)
and F'[q]*h = Z]‘ll Flql*h.

The following theorem was established by Costabel and Le Louér [10] for the
scattering problem by a single dielectric obstacle. An alternative proof was
proposed by Hettlich [26].

Theorem 4 (characterisation of F'[q]). The mapping F: QN — L2(S?) with
s > 2 is Fréchet differentiable at all q € QN for which Tq is of class €*, and
the first derivative at q in the direction & := (&¢)1<oxn € XN s

Flqle = B,

where £7 ¢ is the far-field pattern of the solution ((Eg,a)KKNaEZ,a) to the
Mazwell equations (1a) in R*\Tq that satisfies the Silver—Miller radiation
condition and the transmissions condition on Ty,

s 4 !
Ng, X Eq,i —MNg, X Eq,i - f‘leyie’

1 1
—ng, x curlES , — —ng, x curlE, , =g/
I"LO e q.& "‘Le qe q,& qe.&00
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with
f;e)z.e = — (E.e 1) q;l nql) {que X CUT‘l(EZ —|—Ein0)|rqe X Mg,

¢
—TNg, X c'u,'rlF_q‘rql X “qe}

+curly, (&0 dp' g (ng, - (B +E™)r, —ng, ES ),
2
_ K s mnc
9ue, =— (Ecoget-mg,) {inqe x (B +E™)r,, X N,

K% ¢
— —(ng,xE X N }
||e( qde a[Ty, qde

1 ,
+ curque ((Ee o qe_l- ng,) {Enql . curl(E‘fJI + Em°)|rqe

1 ¢
— Enqz . C“rlEq\rql })

where ((E2)1<e<n), E‘;) is the solution to the dielectric scattering problem (la)-
(le) with the boundary Tq and we use Definition 2.

Remark 5 (alternative form of boundary values). By straightforward calcula-
tions and the use of the transmission conditions, one expresses the boundary
values of the Fréchet derivative in terms of the solution to the system of
integral equations (13) of the direct approach, that is

(1) S inc
u ng, x (B}, +E™)r

q.t| — us , 4+ ulne = qe q . in‘iﬂ (26)
luﬁj q.t T He ﬁ“qe x curl(Eq +E"™)r,,

. s incy _ 1 s inc 4 _ 1 J4
First (Eq +E") = K—%curlcurl(Eq +E"™) and E‘”Qqe =2 curl curlEc”Qqe.
Moreover, using the identity (see (35), (36))

ng - curlE = curly, (ng x E xng) = —divp, (ng xE) on Ty, (27)

which holds for any smooth vector function E defined on a neighborhood
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of 'y, we obtain

(2

f:]eyf‘e == (58 oqq ' “qz) (o — He)u )z X Ng,
_ <FK‘_§ — ”—2> curque (E'“qe dlvrqe uEflz)
O4oe, = — (Beoaitng) (- ) ulll xmy,
— (ﬁ — E) curqu( (E'“qe lerqe qu,)e) ) (28)

An interesting feature of these formulas is that they depend on the relative
dielectric constants. For any obstacle (O, whose parameters p, and k, are
very close to g and kg, then the Fréchet derivative of the far-field varies
little under any deformation of Ty (at least for the first iterations of the
algorithm). We guess that in this case the shape reconstruction of this
obstacle is rather slow with Iteratively Regularized Gauss—Newton method
(illustrated in Figure 1(d)).

To define the adjoint of F/[q] : (X = H*(Ner; R?))N — L(S?), we interpret
the naturally complex Hilbert space L2(S?) as a real Hilbert space with the
real-valued inner product R(-, )y 2. For bounded linear operator between
complex Hilbert spaces such a reinterpretation of the spaces as real Hilbert
spaces does not change the adjoint.

Proposition 6 (characterisation of the adjoint F'[q]"). Let

Erm(y) == Z’;J e IOV (%) ds(x), v € R?, (29)

denote the vector Herglotz function with kernel h € LE(SQ) and B4 the total
wave solution to the scattering problem for the dielectric interface Ty and the
incident wave E'C. Moreover, let jy., 2 denote the embedding operator from
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X = Hs(rref?Rs) to I—2(rref7]R3)' Then
F'lql'h = (‘Ezh)w@ where for 0 =1,...,N
* o 1 ——
ﬁe,h = Jxesr2 |:]qe (nqe?ﬁ{ — (Mo — 1e) (Enq X curlquﬁ)

TR _
+ (—2 — ?) le]"qe <Enq X CU’I"lEq’ﬁ>

U.(2

e
‘rqz !

: (2)
’r lerqe uq’z
d¢

Proof: The proof consists of three steps:

1. Factorisation of F'[q] and F'[q]*: Due to Theorem 4 and Remark 5
F'[q] has a factorisation

' _ Ad(R% an deg . BlE| _ 9q..50
F [q]E,—A (B (Z-.la...,B E,N) where B E,g = qe = /
82 E,e fqe,az

. /
with fqe,ae

[i:e‘ } o onto the far-field pattern of the transmission problem (la)—
1<

(14)—(1le) across the boundary Ty, that is, A9 := 2G9(K,)~'. Let us

denote by (A9)7, and (B9¢)7, the adjoints of A9 and B9t with respect

to the L? inner products. (B9¢ is unbounded and not everywhere defined

from L2(Ter, R?) to L? (Tq,)?, but well-defined on H*(Ter, R?). Moreover,

BY(HS (Ter, R?)) © Hy/?(Tq,)2 N L2(Ty,)? for s > 2.) Therefore, the
adjoint of F’[q] has the factorisation

Flq]*h = (Ez,h)lgegN with &7y, = Jxe 2 (B ((Aq);h) ‘rqz ’

and gy, ¢, defined in (28) and A9 maps the boundary values

and it remains to characterize (A9)7, and (B9t)},.
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2. Characterisation of (A9)],: Let us introduce the operator GJ: 12 (Iq) =
L3(S%) by (G) (%) := 311, fok x [, e ™"y (y) ds(y) x %. Then

(G)h = ((GS) h,....(GI)"h)

((GF)*h) (y) = %;nqe(y) X (LQ el O* YR () ds(fc))lr X Mg, (y)

= nqly) < (EE), () x mqly).

Irq,

As (Gt [9!] ) (%) = 0% x (GF@e) (%) + (GFP ) (%) we obtain

(G9)*, h " <i CurlEﬁC%w T
2 = _
t Ng, X (E%C>

Xmn
q
|rC|@ ¢

Therefore, using Remark 1 to pass from Ky to Kpy, it follows that

(Ad)r.h = 2((K,) 1) (G9);.h = 2((Kiy) T (G9);.h

Elnc >< n
= RI(K{ )71 2 " ITa o
DM curlE1nC
1<ESN

o R, < T
Mg, X Eq,ﬁ|rqe X Mg,
- 1
—Ng, XxcurlE, 4~ XM
Ho qe q, “—‘qZ e 1<e<N

where we use (13) in the last line.

3. Characterisation of (B9¢)7,: Compute (B9¢)], [glxn‘”] = (B?"');Q(glx

g2 XTNgq,

ng,) + (BJ )i2(g> x ng,). For B{* using the integration by part for-
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mula (39) we obtain

R (g; x an’B?eE’e>Lf(qu)

~ ] (s d 0

= .[]" (az °(q, 'nQe) {_ (E - E) (gl X nQe) ’ <uq( X nl]z)
qde

_ (i — i) curlr, (9, X ng,) - divr,, qu } ds.

Together with the transformation formula frq fds=[. (foqg)Jq,ds
z re:
and the identities (a xn)-(bxmn) = (nxaxn)-b and (27) this yields

(Bf)12(g1 x Mg,)

_ S u®

- ICIe ) (“qzm{ - (E - E) <nQe X gy X an) “Ugq,
+ (ﬁ——) dwrq g, lerq uge)}) o(y-

Together with the analogous formula for (Bg"’)*f_Q(gQ X Ngq,) and parts 1
and 2 we obtain the assertion.

)

Remark 7. In practice, the measurements are computed on a subset Ty
of S%. Thus, we replace (29) by E}(y) := &2 fr e oXYh(x) ds(x), that we
compute using the gauss quadrature formula [12 Eq (2.42)] restricted to the
gauss points located in [yps.

Remark 8. Recall from the transformation formulas (19) that (divr, v)oq, =
i divg2 (Pgq,v) and Py, curly, v = curlg (voq,). As both divg: and curlg:
are diagonal with respect to the chosen bases of spherical harmonics and
vector spherical harmonics, the implementation of the formulas in Remark 5
and Proposition 6 is straightforward using our discretisation.

Using [22, Corollay 4] we obtain that F,, [r]*h = (.27 -} o do) ey
where the expression in the curly brackets coincides with that in Proposition 6.
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7 Implementation of the Newton method and
numerical examples

For any n € N*, let HX be the (n + 1)? dimensional space spanned by
the orthonormal scalar real spherical harmonics of degree at most n. In
the sequel, we consider that the unknown radial parametrisations q¥ =
(q‘g’é = C¢ + Rr‘aé)l <tgN are approached by scalar spherical harmonics
of degree at most Mg, respectively, that means T]efé € ]H[]ﬁsm. The far-
field data are evaluated at some quadrature points x5, = (x],%5,%35) =

(cos ¢ sin O, sin ¢, sin O, cos 05) with 0, = cos™ !z, where z,, for s =
1,...,Nyeas + 1, are the zeros of the Legendre polynomial of degree neas + 1,
and (I)T = —+1’ forr =0,...,2Neas + 1. Let us summarize the numer-

ical implementation of the kth regularised Newton step for the operator
equation (22):

1. In the parametrisation of the current reconstruction 't := UeN 1 q‘g s (Tef)s
evaluate the forward operator F by solving the discretized approxnnatlon
of the integral equation (13) of the direct method Kpy (ue ))1<€<N =

Q(UIEHCJ) 1<E<N
position of the matrix Kpy. Save the Fourier coefficients of ul) of the
total exterior fields (n x (E* +E"™), n x curl(E¥ 4+ E™))T on T¥.
Finally compute the discrete far-field patterns E®J = Z];:l Geuéj) for
the jth incident wave and the interface T¥.

for all incident waves j = 1,..., m using an LU decom-

2. Now F'[q 5]& is evaluated for any & by solving discretised versions of the

integral equation (16) KIM(tpe ,(pz )1<2<N = 2(g2;;£e,f‘;3§;7
for j = 1,...,m. The right hand sides are evaluated using the so-
lutions ul) from point 1 (see Remark 8). For the inversion of the
matrix Ky the LU-decomposition of Kpy is reused (see Remark 1).

Finally, F/[q¥]E is approximated by the concatenation of the vectors
Z?:l Ge(¢£])7 (pél)) fOI' ] = 17 cee 7m

ae)lgegN
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Similarly, to compute F/[q5]*h with h = (h"), ... h{™)), we compute

traces of the total fields Equ for Herglotz incident fields with ker-
_ 5

nels hU by evaluating QKITM(G"'T W)KKN- Then we use the formula
in Proposition 6 and sum up the results for each j to obtain F/[q¥]*h.

3. Compute the next iterate q5™' by minimizing the quadratic Tikhonov

functional (23) (or solving the equivalent linear equation (24)) by the
conjugate gradient method. In each conjugate gradient step F'[q¥]
and F/[q¥]* are applied to some vectors as described in point 2.

In the conjugate gradient algorithm we only compute L? adjoint F’ [qlg];2 and

evaluate norms in X = H*(S?) using Proposition 9 and norms in Y = LZ ()™

using a quadrature formula. For more practical uses of the inverse algorithm
combined with boundary element methods, the computation of integrals
over [, for evaluating either the Herglotz incident fields or norms in Y can be
replaced by a discrete sum over an equidistributed sequence of points in Iys.

Our numerical experiments are concerned with the shape reconstruction of
the obstacles described in Table 1, see Figure 1(a) or Figure 2(a). We solve,
using first order linearisation of the far-field operator, the inverse problem
equation (22) at a finite set of observation directions dispersed either on
the far-field sphere T, = S? (that is using full-scattering noisy data) or on
the far-field half-sphere s = S N {Xy > 0} (that is using back-scattering
noisy data) or on the far-field half-sphere T, = S* N{X, < 0} (that is using
forward-scattering noisy data). In all experiments, we use Mye.s = 7 and
compute the far-field data at the gauss quadrature points x5, € T,ps for
evaluating the Herglotz incident fields (29).

As a first test, we iteratively recover the shape of four dielectric scatterers
illuminated by five incident plane waves coming from the half-space x5 > 0
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that are defined by the following directions and polarisations:

di=(0,-1,0), do=(0,=% %), dy=(0,— %),
d4_( ia )7 d5:(_\/757_\/7§70)
P1=P:=P;=1(1,0,0), ps=p5;=1(0,0,1).

We consider back-scattering measurements with random noise level of 1%
in Figure 1(b), forward-scattering measurements with random noise level
of 1% (c) and back-scattering measurements with random noise level of 5%
in Figure 1 (d). The exterior parameters are py = 1 and kg = 7t so that the
diameters of the scatterers are roughly 0.51 or 0.61. The separation distance
between the obstacles varies between 0.51 or 1.5l. To compute the exact
far-field data we use n = 15 for the four obstacles. To compute the far-field
data at each iteration step we use n = 10. The radial functions describing the
unknown parametrisation belong to His. The initial guesses are four spheres
with diameters 0.61 located at the already known centers given in Table 1.
Using the discrepancy principle, the algorithm is stopped at the first index k
for which

IF(q¥) — EF)| < 76 (30)

where we choose T =1.5. We set oy = 0.1. The numerical experiments were
realised on a laptop with a 2.7 GHz processor with four workers and 8 GB
RAM. The CPU time for one iteration is about 25 min. With this stopping
rule we obtain the picture presented in Figure 1(b) after 17 iterations , the
picture presented in Figure 1(c) after 13 iterations, and the picture presented
in Figure 1(d) after 10 iterations. As a result, we find that we obtain similar
partial reconstruction using either forward- or back-scattering measurements.
By increasing the degree of spherical harmonics describing the shapes (i.e.,
with n > 30), one can even recover the sharp angle of the rectangle and the
tetrahedron. Also as expected, the low contrast between exterior and interior
parameters renders the shape reconstruction of the peanut rather difficult.

As a second test, we analyze the influence of the number of incident plane
waves. We iteratively recover the shape of two identical obstacles illuminated
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Figure 1: Iterative shape reconstruction of four dielectric obstacles illumi-
nated by 5 incoming plane waves from the half-space x5 > 0: (b-¢) k¢ = 2ko,
e = o for 1 <€ <4, and (d) k3 = 1.2Kg, Ko = 2Kg, K3 = 1.5kq, k4 = 0.7Ko,
U = W, o = 1.1, w3 = 0.9, 1y = 1.5u. Click on an image to download
a movie of the iterations.

(a) T=TNURUBUR, (b) back-scattering data with
1% random noise
Original Reconstruction 1
3 3.

. T

Z-AXIS
o

Z-AXIS
o

-2 -2 5
2 2 5 2
0 0 0 0
Y-AXIS -2 X-AXIS Y-AXIS -2

o > X-AXIS
(c) forward-scattering data (d) back-scattering data with
with 1% random noise 5% random noise
Reconstruction 2 Reconstruction 3
3. 3.

T T

'8 | ‘@

2 2 2 2
0 0 0 0
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-2
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Figure 2: Iterative shape reconstruction of two identical dielectric obstacles
illuminated by either one or several incident plane waves coming from the
half-space x5 > 0 and with 5% noise. Click on an image to download a movie

of the iterations.
(a) T'= {(O, 1.5,0) + F5} U {(0, —2,0) + F5} (b) five incoming plane waves

Original Reconstruction 1

Z-AXIS
Z-AXIS

0 0 0
Y-AXIS -2 X-AXIS Y-AXIS -2 > X-AXIS
(c) one incoming plane wave

Reconstruction 2

Z-AXIS
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either by one incident plane wave defined by the couple (dy, p;) in Figure 2(b)
or by the five incident plane waves above defined in Figure 2(c). The geometry
of the obstacles requires a higher frequency and in our experiments we set
Ko = 271 so that the diameters of the scatterers are roughly 21. The interior
parameters are Ky = 2Ky and Wy = Hg. The separation distance between the
obstacles is about 1.51. To compute the exact far-field data we use n = 25
for the four obstacles. To compute the far-field data at each iteration step we
use n = 20. The radial functions describing the unknown parametrisation
belong to H,. We use either back-scattering measurements in Figure 2(b) or
full-scattering measurements in Figure 2(c) with a random noise level of 5%.
With the stopping rule (30) and T = 1.5, we obtain the picture presented
in Figure 2(b) after 26 iterations and the picture presented in Figure 2(c)
after 17 iterations. As a result we find that collecting the far-field data
in all directions for a single incident wave is not sufficient to recover the
20 peaks of the stellated dodecahedron. Using partial far-field measurements
and increasing the number of incident plane waves, we obtain very accurate
reconstruction of the dielectric obstacles, even for the one located in the
shadow part.

8 Conclusion

This paper demonstrates that Gauss-Newton iterative method applied to
the first order linearisation of the objective functional F is a powerful tool
for solving 3D inverse multiple scattering problems, provided that a fast
solver is used to evaluate F. Increasing the number of obstacles, we suggest
using the indirect solver [18]. Incomplete knowledge of the scattered data
corresponding to very few incident waves suffices to recover an accurate
approximation of the shape of the multiple obstacles by opposition to sampling
methods [5]. The main drawback is that we need to know from the beginning
the exact number of obstacles, their size and location. The latter issue can
be handled by combining the iterative algorithm to qualitative methods such
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as topological gradient based method [6] or T-matrix based method [48].
The domain-derivative based formulation in the Gauss—Newton iterations
can also be replaced by the material-derivative based formulation [31] that
avoids the solution of the forward problem in the nonlinear least square. The
analysis and comparison of the resulting hybrid methods for more complicated
configurations (multiple-layered media) is the subject of future work.

A Surface differential operators

First we briefly recall the definitions and some properties of surface differential
operators [43]. Assuming that I' admits an atlas (I, Oy, Pi)1<i<p, Where
(I )1<i<p is a covering of open subset of I and for i = 1, ..., p, the function \;
is a diffeomorphism (of class € at least) such that ¥, () = O; C R?, then
when x € I} we write x = (&}, &) where (&, &EX) € O;. The tangent plane
to I' at x is generated by the vectors

0Py 0
0&; 0&o

The unit outer normal vector to I' and the surface area element are

ei(x) = ——(&, &) and es(x) = —(&}, &).

— S and dsly) = leily) X ealy)lds da = Ty, (¥) 4 dEa

where ], denotes the determinant of the Jacobian matrix of {; : O; — 3.
The cotangent plane to I' at x is generated by the vectors

ey (x) x n(x)

Jlbi (X)

Fori=1,2,e;-¢e = 6); where 61 represents the Kronecker symbol.

n(x) x e;(x)

and e?(x) = To (%)

el(x) =
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The tangential gradient and the tangential vector curl of any scalar function
u e YT, C) are defined for x = (EX, &%) € T by

0(uohy) 0(uoy)

gradr u(x) = T Pyt (x) e (x) + o5 ° byt (x) e?(x), (31)
1 Oluoy) Oluoy)
curlru(x) = To (9 05, ° Vi (x) eq(x) — —o5  ° Vi (x) ex(x)

(32)

such that gradru = (grad)|r and curlru = curl(un)|r for any smooth
extension 1 of u to a neighborhood of I' and a smooth extension n of n as
gradient of a distance function. Moreover, define the surface divergence of any
vector function v = vte; +v2e, € €I, C?) in the tangent plane to I' and
the surface scalar curl of any vector function w = w;e! +wye? ¢ €I, C?)
in the cotangent plane to I' or x = (&}, &3) € T by

ev(x) = 1 A(Jy V) o | 0(Jyv?) Oﬂ)i) ob=1(x

d rV( )— ]wi(x) ( Z)E,l + aE,Q l-l)i ( )7 (33)
. 1 a(WQ OI-I)i) . a(W1 O‘Ll)i) o 1 <

curlp w(x) = To. ) ( 3L, 35, ) Vi (x). (34)

These definitions are independent of the choice of the coordinate system, and
the identities

n- (curlB)|r = curlr(n x E x n), (35)
curlpu = (gradpru) x n, curlp(w) = divr(w x n), (36)
curlr gradru = 0, divr curlru = 0, (37)

hold for u and w and any smooth vector function E defined on a neighborhood
of I'. By density arguments, the surface differential operators can be extended
to Sobolev spaces. For s € R, @ € HI™(T") and @ € H %(T") we have the
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dualities
J (divr(p)-cpds:—J @ - gradr @ ds, (38)
r r

J (curlr @) - @ ds = J @ -curlr@ds. (39)
r r

B Spherical harmonics and Sobolev spaces
on S?

In this appendix we recall the characterisations of Sobolev spaces on S? by
scalar and vector spherical harmonics [43]. For 1l € Nand 0 <j < 1, let P{
denote the jth associated Legendre function of order 1 (provided by MATLAB).
Using the notation (18), the spherical harmonics are defined by

. 2141 .
Yi;(x) = (— 1)hi=)/ \/ 4_; El_l_:]:'%l’]l(cose) i

forj=—1,...,land 1 =0,1,2,....

Proposition 9. {Yy; : 1,j € Z,1 > 0,[j| < 1} is a complete orthonormal
system in 1%(S?). The complex Hilbert spaces HS(S?) for s € R can be
characterized by

= {q =) D> cyVyiey €Cand ) ) (141 leyl < +oo},
1=0 j——1 =1i—1
with (equivalent) norm ||q||3s = > 12, Z]l:_l (1412)]ey 2 = S0 12)1— (14

12)s HSQ q -W,jdsf. A function q € H3(S? C) is real valued if and only if
cr—j = (—1)cg; foralll=0,1,... andj=—1,...,L.



B Spherical harmonics and Sobolev spaces on S* E43

The tangential gradient of the spherical harmonics is
gradgz Y]VJ' ()A()

(—1)(lil=5)/2 [21c1 O <6P3(0089) eiPey 1 i, ii¢e¢>

4t (1311 00 in O
sin@® # 0,
=) (=W 4 1) 21 ((0089 eo +1jMe¢>,
sin@ =0, [j| =1;
((0,0,0), sin@ =0, [jl #1;

for l € N* and j € N with [j| <1 with

. . [jl—1 + 1 cos 51
aP'g"(cose) —(1+. D — [+ 1P (cos 0) — [j|<28 P (cos 6),
— 0 il # 0;
Pi(cos ), otherwise.

The tangential vector spherical harmonics are defined by

y{}l) = gradgz Yl,j and ‘d{i) = curlgz Yl,j

T+ 1) T+ 1)

forj=—1,...,land 1 =1,2,... and form a complete orthonormal system

in L2(S?).
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